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Abstract

Background: Mobile health (mHealth) as an innovative form of information and communications technology can efficiently
deliver high-quality health care by enhancing communication and health management, reducing costs, and increasing access to
health services. An individual’s internal health locus of control (HLOC) is found to be associated with the behavioral intent to
adopt mHealth. However, little is known about the underlying mechanism of this association.

Objective: The primary objective of this study was to test the mediation influence of the Unified Theory of Acceptance and
Use of Technology (UTAUT) on the relationship between internal HLOC and the behavioral intention to use mHealth.

Methods: A total of 374 responses were collected from Malaysian adult users of mHealth, using convenience and snowball
sampling methods. Partial least squares structural equation modeling was used to analyze the data. Data were collected for
variables, including demographics, internal HLOC, and modified UTAUT constructs (ie, performance expectancy, effort expectancy,
and social influence).

Results: The results showed that there was no direct relationship between internal HLOC and the behavioral intention to use
mHealth (3=-0.039, P=.32). The indirect relationship between internal HLOC and the intent to adopt mHealth was supported,
indicating that the UTAUT constructs performance expectancy (3=0.104, P<.001), effort expectancy (3=0.056, P=.02), and social
influence (=0.057, P=.002) mediated thisrelationship. The results showed full mediation, with total variance explained at 47.2%.

Conclusions; This study developed an integrative model, where a health-related disposition (internal HLOC), mHealth-related
beliefs (performance expectancy and effort expectancy), and normative pressure (social influence) were combined to explain the
underlying mechanism of the behavioral intent to adopt mHealth. The results showed that the intention to adopt mHealth is
mediated by the influence of UTAUT factors, while HLOC has no direct effect on adoption intention. The findings provide
insights into augmenting mHealth adoption among the public by enhancing the perceived benefits of mHealth, helping design
more effective and user-friendly mHealth tools, and capitalizing on social normative influence to adopt mHealth. This study
utilized the constructs of the UTAUT model to determine the intention to use mHealth. Future research should focus on other
health- and technol ogy-related theories to ascertain other possible factorsinfluencing the behavioral intent of mHealth adoption.
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Introduction

Background

Over the past decades, health care systems in most countries
around the world have experienced tremendous changes because
of the rapid advancement in information and communications
technology (ICT). Mobile health (mHealth), as an innovative
form of ICT, is one of the most prominent services with
remarkabl e effects on the development of the health care system
[1]. According to the Global Observatory for eHealth, mHealth
is defined as “medical and public health practice supported by
mobile devices, such as mobile phones, patient monitoring
devices, personal digital assistants, and other wireless devices’
[2]. mHealth has the potential to enhance the quality of health
care systems by improving communication, efficiency, treatment
adherence, and health/di sease management; reducing costs; and
increasing access to interventions and health services [3-6].

The popularity of mHealth programs has grown worldwide as
evidenced by a Statista report in 2017 regarding the estimated
number of mHealth app downloads, which has exponentially
increased from 1.7 billion in 2013 to 3.7 hillionin 2017 [7]. A
global survey undertaken by the World Health Organization in
2011 showed that 114 countries have established mHealth
initiatives, with hedth call centers, emergency toll-free
telephone services, management of emergencies and disasters,
and mobile telemedicine being the 4 most frequently reported
initiatives in many countries [8]. Malaysia in Southeast Asia
has started restructuring its health care policies and encouraging
more start-upsto use disruptive technol ogy to solve key medical
challenges[9]. AsMalaysiahas a high smartphone usage (78%
in 2018 [10]), mHealth adoption in the country can be a new
and effective approach to empower peoplein health management
and transform the attitude toward health care from reactive to
proactive [11].

The importance and implications of mHealth have inspired
researchersto investigate the factorsin the adoption of mHealth.
A cluster of studies viewed mHealth as a perceived
technol ogy—driven behavior and attempted to find the correl ates
of such behavior using technology adoption theories [12-14].
Another stream of studies attempted to explain mHealth from
health-related perspectives and examined hedth factors as
predictors of mHealth adoption [15]. Whiletheformer hasbeen
widely researched, the latter has received less attention.

Among health-related factors, the belief that health events are
caused by one's own actions is one of the major predictors of
health behaviors such as greater engagement in health/disease
management, healthier lifestyle, and better physical and mental
quality of life [16,17]. Those who believe that they have an
active role in one's own health, al'so known as internal health
locus of control (HLOC), are more likely to take responsibility
toward their health and engage in health behaviors [18]. Given
that individuals health-related dispositional factors are
significant antecedents of health behaviors [19], including the
use of health technologies [20-22], very limited studies have
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examined the relationship between internal HLOC and the intent
to adopt mHealth [23].

Although the direct relationship between internal HLOC and
behavioral intention to use mHealth provides anoteworthy tenet
to knowledge, little is known regarding the underlying
mechanism of thisrelationship. Focusing on mediating factors,
which facilitate the relationship between internal HLOC and
the intent to use mHealth, can provide a better insight to
Malaysian health policy makers and health care professionals
for embedding mHealth usein daily life and promoting mHealth
functions (such as health/disease information seeking,
communicating for health-related purposes, and downloading
and using any health-related apps) for health management and
more importantly active participation in disease prevention,
thusreducing the need for health care services and consequently
thetoll on the Malaysian health care system.

Therefore, this study aims to contribute to the literature by
introducing 3 constructs of the Unified Theory of Acceptance
and Use of Technology (UTAUT) (ie, performance expectancy,
effort expectancy, and social influence) as mediators between
internal HLOC and the intention to use mHealth, which, to the
best of our knowledge, has not been examined thus far. The
UTAUT isone of the most widely accepted technol ogy adoption
theorieswith awide applicability and a high explanatory power
to predict the intent to adopt technology [24]. By integrating
the UTAUT constructs as mediators in the association between
internal HLOC and the intention to use mHealth, a mediation
model has been developed to explain the mechanism that
underliesthe relationship between internal HL OC and behaviora
intent to adopt mHealth. Therefore, the objectives of this study
are to investigate (1) the relationship between internal HLOC
and behavioral intent to adopt mHealth; (2) the relationship
between the constructs of the UTAUT (ie, performance
expectancy, effort expectancy, and socia influence) and the
intention to adopt mHealth; (3) the relationship between internal
HL OC and the constructs of the UTAUT; and (4) the mediation
effects of performance expectancy, effort expectancy, and social
influence in the relationship between internal HLOC and the
intent to adopt mHealth.

Literature

HLOC and Technology-Related Behaviors

Locus of control (LOC) is a psychological construct that is
derived from the social learning theory of personality [25].
Wallston et a [18] devel oped amultidimensional HLOC scale,
which denotes how much individuals believe they arein control
of their current and future health. HLOC can be measured as
an interna or external HLOC [18]. Internal HLOC posits an
activerolein one'sown health and taking responsibility toward
health, whereas external HLOC isdivided into 2 parts, with one
referring to powerful others and the other referring to chance,
luck, or the influence of religion [18].

In general, higher levels of internal HLOC are more likely to
drive healthy behaviors and more successful changesin health
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behaviorsand preventive health behaviors, whereas higher levels
of external HLOC are not. Stronger internal HL OC orientations
were found to be related to greater engagement in
health-enhancing behaviors (such as exercise and diet)
[16,26,27]; better mental and physical quality of life[16]; lower
rates of smoking and excessive drinking [28,29]; better
medication adherence [30]; lower levels of stress, depression,
and anxiety [16,31]; longer survival time after surgery [32]; and
better health rehabilitation and care [33,34]. Moreover,
individuals with internal HLOC tend to actively use coping
strategiesthat focus on solving problems[17] and show greater
beliefs in the ability to control the risk of disease [35,36].
Conversely, those with high chance HLOC believe that there
is nothing much they can do to influence their health outcomes,
and consequently, they are less likely to engage in health
behaviors [37]. Additionally, those with higher external LOC
are more likely to report higher levels of stress [38] and have
worse mental health, as they use more emotion-focused
strategies [17].

Research into technology adoption has relied on LOC as a
construct that explains adoption behavior. Empirical studies
provided support for the association between LOC and higher
propensity of adopting technology in an array of technologies
where differences in internal and externa LOC tend to
differentiate the behaviors between these 2 groups [39-42].
Individuals with interna LOC tend to use technology in a
goa-directed manner; they are more likely to adopt
problem-solving stances to change the environment compared
with externals [43]. Internals are more likely to have higher
utilization of the technology [44,45]. They are early adopters
of technology, are more satisfied with their skills to use
technology, and are more comfortable with technology [43],
and they perceive difficultiesin using technol ogy as associated
with their own lack of abilities[46]. Given therising technology
use across all demographic groups, an emerging cluster of
scholarly works has been devoted to internal HLOC to predict
the intention to adopt mHealth [23].

The Mediating Effect of UTAUT Constructs

Limited research on the relationship between internal HLOC
and behavioral intent to adopt mHealth calls for further
investigation into the possibility of other variables that could
underlie this relationship. Therefore, this study intends to
suggest the mediating effect of UTAUT constructs to test the
indirect relationship between internal HLOC and the intention
to use mHealth. Venkatesh et a developed a unified model that
has an overal comprehensive explanatory power to
conceptualize and predict acceptance behavior, known as the
UTAUT [47]. Numerous UTAUT studies have verified that 3
core constructs (ie, performance expectancy, effort expectancy,
and social influence) can affect theintention to adopt technology
[48-54]. Performance expectancy refersto “the degreeto which
an individual believes that using the system will help him or
her to attain gainsin job performance” [47]. Effort expectancy
is defined “as the degree of ease associated with the use of the
system” [47]. Socia influenceisdefined “ asthe degreeto which
an individual perceives that important others believe he or she
should use the new system” [47]. Performance expectancy,
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effort expectancy, and socia influence have direct effects on
behavioral intention, which in turn predicts use behavior [47].

Since its emergence, the UTAUT has been empirically tested
acrossdomains[53-55], including eHealth and mHealth [56,57].
Past studies have shown that performance expectancy, effort
expectancy, and social influence are significantly associated
with the intention to use eHealth and mHealth in elderly people
and citizens dealing with ahealth problem [12,52]. Application
of the UTAUT to examine the intention to use eHealth and
mHealth among clinicians and health care professionals has
also been endorsed in a handful of studies [14,56]. It is
understood that the target population in most past studies was
mainly older adults, people with a health problem, and health
professionals. This study attemptsto investigate the associations
between the 3 constructs of UTAUT (ie, performance
expectancy, effort expectancy and social influence, and intention
to use mHealth) among Malaysians aged 18 years or above.
Evidence showed that although most Malaysians have limited
knowledge about mHealth, they reported having a positive
attitude toward mHealth [58]. Likewise, a favorable affective
feeling was also reported toward telemonitoring systems by
patients [59], telemedicine technol ogy by health providers[60],
e-counseling by counselors [61], and internet usage for
health-rel ated purposes (such as health information seeking and
communication) by women [20].

Individuals who score high in internal LOC, also known as
internals, cherish innovative ideas[62], tend to be early adaptors
of innovative products [44,63], and perceive technology as
useful [41,42,46], thus showing a stronger tendency toward
technology adoption [64]. They also master their learning
environment using more proactive approaches and believe that
using technology isfree of effort [65]. Internals are characterized
by high self-efficacy, which is the impetus to overcome
difficulties in using technologies [55]. They are more likely to
demonstrate a positive attitude toward computers [65,66], and
greater confidence and lower levels of anxiety in using
computers [67]. Internal LOC has a so been empirically found
to be associated with social influence [68,69]. Individualswith
higher internal LOC tend to be less likely to be influenced by
others[70].

Inlight of the above literature, we would expect internal HLOC
to predict UTAUT constructs, which may, in turn, predict
behavioral intent to adopt mHealth. In other words, instead of
a direct relationship between HLOC and mHealth, we would
expect an indirect relationship that could provide an underlying
mechanism to explain how those high on internal HLOC are
disposed toward mHealth use. Individuals who tend to assign
the cause of health outcomes to their internal characteristics
rather than to outside forces are more likely to perceive that
mHealth is useful and easy to use. However, they may not use
mHealth because of social influencesasthey do not believe that
external forces, such as others, can motivate them to use
mHealth. Because of their belief in mHealth usefulnessand ease
of use, they may have an intention to adopt mHealth. However,
their resistant to social influence may hinder them from adopting
mHealth. Hypotheses and justifications for the hypotheses are
presented in Textbox 1.
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Textbox 1. Hypotheses and justifications for the hypotheses.

Hypothesis 1: Internal health locus of control (HL OC) has a positive relationship with theintention to adopt mobile health (mHealth).
Justifications for the hypothesis

« Itwasfound that there is a relationship between locus of control (LOC) and technology adoption in developing agriculture [39], online games
[40], and online learning [41,42].

« Individuals with oropharyngeal head and neck cancer with a high propensity for an internal HLOC orientation showed their support toward
telepractice models of care telerehabilitation [22].

« A cross-sectiona study revealed that the amount of control college students believed they had over their health predicted willingnessto use health
apps and online health trackers [23].

Hypothesis 2: Perfor mance expectancy has a positive relationship with theintention to adopt mHealth.

Hypothesis 3: Effort expectancy has a positive relationship with the intention to adopt mHealth.

Hypothesis 4: Social influence has a positive relationship with the intention to adopt mHealth.

Justifications for the hypotheses

« Inastudy to examinetheintention of elderly people aged 57 to 77 yearsto use eHealth apps, expected performance and effort were highly related
to the intention to use eHealth while social influence was not [52].

« A study revealed that Unified Theory of Acceptance and Use of Technology factors, namely effort expectancy, expectancy performance, and
social influence, were significant determinants of the intention for mHealth adoption behavior in citizens like diabetic patients who were taking
traditional health care services repeatedly from any medical hospital for diabetes, blood pressure, and cholesterol monitoring in the United States,
Canada, and Bangladesh [12].

« A study on the intention to use a mobile electronic health record (MEHR) system in a sample of health care professionals (doctors and nurses)
showed that the intention to use the MEHR system wasindirectly influenced by effort expectancy and performance expectancy through attitudes
toward the MEHR system, while social influence was found to be directly associated with the intention to utilize the MEHR system [14].

«  Venugopal et a [56] examined clinical staff’s perspectives on the usage of telemedicine and el ectronic health records in hospitals and found that
performance expectancy, effort expectancy, and social influence have a significant impact on intention, which in turn impacts the usage behavior
of electronic health records and telemedicine.

Hypothesis 5: Internal HLOC has a positive relationship with performance expectancy.

Justifications for the hypothesis

o Individuals with high internal LOC are more likely to seek new information when the information is personally relevant, and obtain valuable
knowledge and skills to enhance their performance [65,71].

« Internas commonly display afavorable attitude toward technology [66].

Hypothesis 6: Internal HLOC has a positive relationship with effort expectancy.
Justifications for the hypothesis

« Individuals with internal LOC attributed perceived difficulty toward technology to their own abilities and attempted to use technology more
effectively [46].

- Internals have more experience in using technologies and find technology, such as e-learning, easy to use [41,42,72,73].

Hypothesis 7: Internal HLOC has a negative relationship with social influence.
Justifications for the hypothesis

« Individuals with higher internal LOC are resistant to social influence as they feel they have more self-control and self-reinforcement over their
life and things that happened to them [71].

o  They arenot easily persuaded and do not conform to others' influence [68].

Hypothesis 8: Perfor mance expectancy mediates the positive relationship between internal HLOC and the intention to adopt mHealth.
Hypothesis 9: Effort expectancy mediates the positive relationship between internal HLOC and the intention to adopt mHealth.
Hypothesis 10: Social influence mediates the positive relationship between internal HLOC and the intention to adopt mHealth.
Justifications for the hypotheses

. Performance expectancy and effort expectancy were found to be positive and significant mediators among website design, customer service, and
customer’sintention to adopt internet banking [74].

. Performance expectancy and effort expectancy were found to be linked to user adoption in context awareness and Alipay, a third-party mobile
and online payment platform [75].
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« Fong et a [55] explored the mediating role of effort expectancy and perceived risk in the relationship between internal LOC and the intention to

reuse mobile apps for making hotel reservations.

Methods

Participant Profiles

Among 374 participantsin this study, therewere 145 malesand
229 females. The participant age ranged from 18 to 68 years
(mean 28.01 years, SD 11.10). Almost 45% (166/374, 44.4%)
of the participants were Chinese, and 40.7% (152/374) were
Malays. In terms of health status, 47.4% (177/374) of the
participants perceived their health status as good, 27.5%
(103/374) perceived it asfair, and 18.2% (68/374) perceived it
asvery good. Participants were al so asked whether they had an
ongoing or aserious health problem that included heart disease,

Table 1. Demographic profile of the respondents.

arthritis, or amental health condition reguiring frequent medical
care, such asregular visitsto doctors or daily medications. The
majority (315/374, 84.3%) of the participants indicated that
they did not have any ongoing or serious health problem, while
12.0% (45/374) reported that they did not know of any serious
health problems. A small percentage (14/374, 3.7%) of
participants had an ongoing disease or serious health problem.
Lastly, regarding mobile phone usage experience, 40.4%
(151/374) of the participants had 8 to 10 years of experience,
39.0% (146/374) had 4 to 7 years of experience, 15.0% (56/374)
had more than 10 years of experience, and 5.6% (21/374) had
1 to 3 years of experience. Table 1 shows the demographic
profile of the respondents.

Background variable

Value (N=374), n (%)

Gender
Male
Female
Ethnicity
Malay
Chinese
Indian
Others
Perceived health status
Do not know
Poor
Fair
Good
Very good
Excellent
Disease
Yes
No
Do not know
M obile phone usage experience
1-3years
4-7 years
8-10 years

>10 years

145 (38.9)
229 (61.2)

152 (40.7)
166 (44.4)
47 (12.5)
9(2.4)

3(0.8)
9(2.4)
103 (27.5)
177 (47.4)
68 (18.2)
14 (3.7)

14 (3.7)
315 (84.3)
45 (12.0)

21 (5.6)
146 (39.0)
151 (40.4)
56 (15.0)

Resear ch Design and Procedure

This study used a questionnaire-based cross-sectional design
to collect the required data. A total of 400 questionnaires were
distributed to Malaysian adults residing in Kuala Lumpur,
Malaysia. The subjectsfor this study were drawn from mHealth
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users. A screening self-report question was included in the
survey to identify mHealth users. Participants were asked if
they have ever used their smartphones for any health-related
purposes, such as seeking health- and disease-related
information online, texting messagesfor health-rel ated purposes
(such asreminderg/alertsfor appointments, taking medications,
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and consultations), and downloading and using any
health-related apps (such as fitness apps, and apps for health
tracking and medication tracking). Participants who reported
having used their smartphones at |east for one of these purposes
wereincluded in the analysis.

The questionnaire comprised an informed consent form,
demographic profiles, and questions related to internal HLOC
and the modified UTAUT constructs for mHealth use. Data
were collected using convenience and snowball sampling
methods. A research assistant was recruited for data collection.
Participation was voluntary where confidentiality was ensured,
and respondent consent was obtained before commencing the
survey. Participants were given an absolute right of withdrawal
at any time and without giving any reason. The protocol of the
study (including the research procedure, the rights and safety
of the participants, and the method of data collection) was
approved by the review board of Xiamen University Malaysia
to ensure compliance with research ethics. The approval number
isREC-1911.01.

Thefollowing 2 rules of thumb are used for choosing the sample
size when partial least squareis to be used for model analysis:
(2) “10timesthe scale with the largest number of formative (ie,
causal) indicators (note that scales for constructs designated
with reflective indicators can be ignored),” and (2) “10 times
the largest number of structural paths directed at a particular
construct in the structural model.” [76]. This study did not have
any formative indicator. Therefore, the first rule of thumb was
not applicable for this study. According to the former rule of
thumb, the minimum sample size for this study is 70, as the
largest number of structural pathsin the research model is 7,
which is related tothe behavioral intent to adopt
mHealth. Further, recent devel opments suggest that researchers
should determine sample size through power analysis[77,78].
Power analysis determines the minimum sample size by taking
into account the part of a model with the largest number of
predictors [79]. Therefore, we used G* Power to determine the
required sample size. Based on G*Power, the adequacy of
sample size was computed using the statistical tests
recommended. For a mediation model, the input information
was as follows: test family: “F tests” statistical test: “linear
multipleregression: fixed model, R2 deviation from zero,” type
of power analysis. “apriori: compute required sample size—given
o, power, and effect size” with effect size=0.15, a=.05,
power=0.90, and number of predictors=4. G*Power showed
that the minimum sample size required for the mediation model
is 108, with an actual power of 0.90. Therefore, the number of
responses collected for this study was sufficient for analysis.

M easur ements

Internal HLOC

In measuring internal HLOC, 6 items were adopted from the
Multidimensional Health Locus of Control scale developed by

https://www.jmir.org/2021/12/e28086
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Wallston et al [18]. Respondents were asked to rate items on a
5-point Likert scale from 1 (strongly disagree) to 5 (strongly

agree).

Performance Expectancy, Effort Expectancy, Social
Influence, and I ntention to Use mHealth

Items to measure performance expectancy, effort expectancy,
socia influence, and intention to use mHealth were directly
extracted fromtheoriginal UTAUT model [24,47] and modified
to make them consistent with mHealth use behavior. Participants
wererequested to rate theitems on a5-point Likert scaleranging
from 1 (strongly disagree) to 5 (strongly agree).

Questions related to internal HLOC and the modified UTAUT
congtructsfor mHealth use areincluded in Multimedia A ppendix
1.

Results

Data Analysis

In this study, partial least squares structural equation modeling
(PLS-SEM) was used to examine the proposed conceptual
framework using SmartPL S software. By using PLS-SEM, the
direct and indirect effects of multipleindependent and dependent
variables can be tested simultaneously, which provides greater
statistical power. PLS-SEM isalso ableto accommodate astudy
with a small sample size despite the complexity of the models
[79]. After excluding incompl ete questionnaires, 374 responses
wereincluded in theanalysis. Theresults consisted of a2-stage
analytical procedure, which involved a measurement model and
structural model, to validate the model and test the hypotheses
developed for the purpose of this study.

M easurement M odel

Thefirst step in the analysis concerning the measurement model
was to examine the factor loading. In this study, the factor
loadings of the items varied from 0.632 to 0.945 (Table 2). All
items were retained as the factor loadings were above the
recommended value of 0.6 [80]. Second, composite reliability,
which measures the internal consistency of the constructs, was
used to measure the reliability of the variables. According to
Hair et a [79], the minimum value of composite reliability is
0.7. Table 2 showsthat al the constructsyielded good composite
reliability ranging from 0.873 to 0.954. Third, convergent
validity was assessed using average variance extracted (AVE).
Hair et a [79] mentioned that the minimum acceptable value
for AVE is 0.5 or higher, which indicated that 50% or more of
the items were explained by the construct. In this study, all the
constructs exceeded the acceptable value, which indicated that
all the constructs obtained good convergent validity (Table 2).
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Table 2. Assessment results of the measurement model.

Ahadzadeh et al

Constructs and items Loading CR?® AVEP
Internal health locus of control 0.873 0.535
IHLC1 0.714
IHLC2 0.662
IHLC3 0.799
IHLC4 0.747
IHLCS5 0.817
IHLC6 0.632
Perfor mance expectancy 0.915 0.783
PE1 0.853
PE2 0.920
PE3 0.880
Effort expectancy 0.937 0.789
EE1 0.875
EE2 0.890
EES3 0.926
EE4 0.861
Social influence 0.954 0.874
Sl 0.919
SI2 0.945
SI3 0.940
Behavioral intention 0.891 0.732
BIl 0.785
BI2 0.898
BI3 0.880

8CR: composite reliability.
bAVE: average variance extracted.

Lastly, discriminant validity was determined using the
heterotrait-monotrait (HTMT) ratio of correlation as
recommended by Henseler et al [81] becauseitismore suitable
for discriminant validity assessment compared with the
Fornell-Larcker criterion and cross-loading assessment. I n order

to achieve discriminant validity, Henseler et al suggested that
athreshold value of 0.90 or below is required [81]. As shown
in Table 3, al the study variables met the criterion to establish
discriminant validity wherethe HTMT valueswere below 0.90.

Table 3. Discriminant validity using the heterotrait-monotrait (HTMT) ratio.

Construct Internal healthlocus Performance expectancy Effort expectancy ~ Social influence Behaviord intention
of control

Internal health locus of control a2 0.390 0.373 0.212 0.213

Performance expectancy 0.390 N/A 0.886 0.687 0.745

Effort expectancy 0.373 0.886 N/A 0.636 0.678

Socid influence 0.212 0.687 0.636 N/A 0.682

Behavioral intention 0.213 0.745 0.678 0.682 N/A

3N/A: not applicable.
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Structural Model

Multicollinearity is assessed using the variance inflation factor
(VIF). In this study, al VIF values were below 5, which
indicated no violation of the multicollinearity assumption. The

Table4. Direct, total indirect, and specific indirect effects.

Ahadzadeh et al

structural model was assessed using R?, beta, and t value, which
were obtained via a 5000 resampling of the bootstrapping
procedure. Thedirect, total indirect, and specific indirect effects
are shown in Table 4.

Path R? Beta t value P value
Direct effects
Behavioral intention 0.472
Internal health locus of control — behavioral intention -0.039 0.999 32
Performance expectancy — behavioral intention 0.316 4.859 <.001
Effort expectancy — behaviora intention 0.169 2.672 .008
Social influence — behavioral intention 0.307 5.715 <.001
Per for mance expectancy 0.109
Interna health locus of control — performance expectancy 0.330 6.522 <.001
Effort expectancy 0.109
Internal health locus of control — effort expectancy 0.329 7.020 <.001
Social influence 0.034
Internal health locus of control — social influence 0.186 3.621 <.001
Total indirect effects
Behavior 0.472
Internal health locus of control — behavior through performance expectancy, effort 0.217 5.554 <.001
expectancy, and social influence
Specific indirect effects
Internal health locus of control — performance expectancy — behaviora intention 0.104 3.813 <.001
Internal health locus of control — effort expectancy — behavioral intention 0.056 2.389 .02
Internal health locus of control — socia influence — behavioral intention 0.057 3.123 .002

Based on the structural model, hypothesis 1 was not supported
becauseinternal HLOC (3=—0.039, P=.32) wasnot significantly
related to theintention to use mHeal th. Performance expectancy
(B=0.316, P<.001), effort expectancy (3=0.169, P=.008), and
socia influence ($=0.307, P<.001) had asignificant and positive
relationship with the intention to use mHeal th, which supported
hypotheses 2, 3, and 4 (Figure 1). Hypotheses 5, 6, and 7 were
also supported where results showed that internal HLOC had a
significant positive relationship with performance expectancy
(B=0.330, P<.001), effort expectancy (3=0.329, P<.001), and
socia influence (f=0.186, P<.001).

Overall, the results supported the model of this study wherethe
total indirect effect was significant ($=0.217, P<.001). All the
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study variables explained 47.2% of thevariancein theintention
to use mHealth. Three specific indirect paths were generated to
test hypotheses 8 to 10. Hypothesis 8 was devel oped to test the
mediating effect of performance expectancy on therelationship
between internal HLOC and the intention to adopt mHealth.
The results showed that the direct effect of internal HLOC on
performance expectancy and the direct effect of performance
expectancy on the intention to use mHealth were significant,
while the direct effect of internal HLOC on theintention to use
mHealth was not significant. This indicated that performance
expectancy fully mediated the relationship between internal
HLOC and the intention to use mHealth with a significant
indirect effect (3=0.104, P<.001), supporting hypothesis 8
(Figure 1).
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Figure 1. Path coefficients of the structural research model. mHealth: mobile health; ns: not significant. * P<.01, **P<.001.
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For hypothesis 9, effort expectancy as the mediator for the
relationship between internal HLOC and the intention to adopt
mHealth was tested. The direct effect from internal HLOC to
effort expectancy and the direct effect from effort expectancy
to the intention to use mHealth were significant, but the direct
effect from internal HLOC to the intention of adopting mHesalth
was not significant. This indicated that effort expectancy fully
mediated the relationship between interna HLOC and the
intention to use mHealth (3=0.056, P=.02). Thus, hypothesis9
was supported (Figure 1).

In Figure 1, the results showed support for hypothesis 10, where
social influence significantly mediated the rel ationship between
internal HLOC and theintention to use mHealth. The significant
indirect effect (3=0.057, P=.002) reveaed that internal HLOC
impacted social influence, and social influencein turn affected
the intention to use mHealth. Based on the findings of the
mediation tests, it can be seen that the mediating effect of
performance expectancy on the relationship between internal
HLOC and the intention to use mHealth was the strongest,
followed by social influence and effort expectancy.

Discussion

Previous studies have demonstrated the role of LOC in the
tendency to use technology [39-42,55]. Since research on
mHealth behavior islimited and littleis known about how LOC
could influence the intention to adopt mHealth technology, this
study aimed to find out the factors that could explain users
behavioral intent in mHealth technology. Drawing upon 3
constructs of the UTAUT, this study attempted to provide
insights on how internal HLOC delineates the intention to adopt
mHealth.

In this study, internal HLOC was not found to be significantly
related to the intention to use mHealth (hypothesis 1). This
result isinconsistent with previous research providing evidence
that individuals with internal LOC beliefs tend to utilize health
apps [23]. Some studies showed a negligible relationship
between HLOC and health behaviors [22,82,83], thus leading
to inconsistent findings about the significance of HLOC in
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driving health behaviors. Calnan [84] suggested that health
behaviors may not be associated with beliefs regarding control
of health but rather with concerns over risky health behaviors.
The absence of a relationship between internal HLOC and
behavioral intent to adopt mHealth could aso be attributed to
potential confounding factors, such as health literacy, that could
influence HLOC, which in turn affects the intention to use
mHealth. Health literacy was found to be an effective factor in
predicting internal orientations [85]. Individuals with higher
levels of hedlth literacy are more likely to report higher scores
of internal HLOC than those with lower levelsof health literacy
becausetheir capacitiesto obtain, process, and understand health
information and services in order to make appropriate health
decisions are positively associated with their belief that they
have control over their health and health behaviors[86]. Another
possible confounding factor that may affect internal HLOC is
the participants economic status. Research has found that
individuals with lower socioeconomic status engaged in fewer
health-promoting behaviors and had different expectations about
their ability to influence their own health [87]. Peoplelivingin
economically deprived circumstances may, as a result of their
experiences, also learn that they have less control over their
own lives and health status [88].

The UTAUT constructs, namely performance expectancy, effort
expectancy, and socia influence, were found to be significant
predictors, with a positive relationship for the intention to use
mHealth (hypotheses 2, 3, and 4), lending support to past studies
that consistently showed the association between UTAUT
determinants and eHealth and mHealth adoption [12,52,56,57].
All these findings unfailingly corroborate the UTAUT model,
where if users perceive mHealth as useful, easy to use, and
accepted as well as suggested by important others, they will be
more likely to adopt the technology. Among these 3 constructs,
performance expectancy and effort expectancy have equal
contributory impact on mHealth adoption, followed by social
influence. These results are consistent with the findings in the
study by Tavares and Oliveira [57]. They found that
performance expectancy and effort expectancy predict the same
variance in the use of online services such as electronic health
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record portals. It suggests that usefulness and ease of use are
equally central for userswhen evaluating mHealth services[57].
Besides, the power of important others should not be neglected
in technol ogy adoption behavior. Research hasfound that social
influence is an essential source of motivation to utilize hospital
electronic information management systems [56]. In contrast,
normative pressure was found to be an insignificant force to
patient portal use behavior among the elderly [89]. These
contradicting results can lead us to an inference that social
influence is more likely to be a driving force for technology
adoption behavior among young individuals rather than older
people because “older people do not follow the bandwagon
effect” [90].

To further explore whether internal HLOC can be suitably
applied inthe UTAUT model, the rel ationships between internal
HLOC and 3 constructs of the UTAUT (ie, performance
expectancy, effort expectancy, and socia influence) in the
mHealth context were postulated in this study (hypotheses 5,
6, and 7). The results showed that internal HLOC had a
significant positive effect on performance expectancy, effort
expectancy, and socia influencein mHealth use, which suggests
that the more internal the users are, the higher the perceived
usefulness and ease of use they will have and the more likely
they will conform to important others. Theseresultsarein line
with thefindings of previous studiesthat showed the significant
influence of LOC on perceived usefulness and ease of use for
mobile learning adoption [40,41]. In addition, Fong et a [55]
found that internals are characterized by high self-efficacy, a
trait that hel psindividual sto overcome difficulties. Hence, they
perceive higher ease of use for new technology products
compared with externals [72]. As opposed to the negative
association hypothesized between internal HLOC and social
influence, this study found a positive rel ationship between these
2 constructs. This could be due to the individua differencesin
tendencies to conform for informational reasons but not for
normative reasons [ 73].

In testing the mediating role of performance expectancy, effort
expectancy, and social influence, this study found that these 3
constructs fully mediated the relationship between internal
HL OC and theintention to use mHealth, supporting hypotheses
8, 9, and 10. Internal HLOC was positively related to the
intention to adopt mHealth through performance expectancy.
Effort expectancy had a mediating effect on the relationship
between internal HLOC and the intention to use mHealth
(hypothesis 9), similar to the resultsfound in previous research
[55]. Individuals with internal HLOC are more likely to
overcome difficulties in using new technology products. They
prefer to adopt mHealth because it is easy to use. Moreover,
socia influence was found to significantly mediate the
relationship between internal HLOC and the intention to use
mHealth (hypothesis 10). Internal s use mHealth partly because
of the perception that important others may suggest to employ
mHealth. Individuals' beliefsin their own efforts and abilities
to control their health drive perceptionstoward mHealth, which
in turn contribute to mHealth adoption. UTAUT dimensions
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are central to our understanding of the association between
internal HLOC and the intention to adopt mHealth. The
mediation results of this study are consistent with the findings
in the study by Ahadzadeh et a [20]. The authors found the
centrality of perceived usefulness and perceived ease of usein
the relationship between health factors and internet use for
health-related purposes. A strong mediating effect of health app
use efficacy was also identified in the effect of health
information orientation and eHealth literacy on health app use
[91].

The findings of this study have severa implications.
Theoretically, this study has contributed to mHealth literature
by investigating the direct and indirect relationships between
internal HLOC and the intention to use mHealth. The indirect
relationship provided a more multifaceted understanding of
mHealth adoption behavior, where both health and technology
comeinto play in the adoption decision process. Moreover, the
results attested the robustness of the UTAUT in mHealth
adoption. To the best of our knowledge, this study is the first
attempt to examine the indirect effect of internal HLOC on the
behavioral intent of mHealth. The results of the effect of
UTAUT dimensions on the intention to adopt mHealth have
significant implications for health providers seeking methods
to enhance mHealth engagement behavior. They can leverage
cognitive and normative factors related to technology (ie,
performance expectancy, effort expectancy, and social influence)
to increase individuals' preferences to use mHealth for health
purposes.

The limitations of this study can be attributed to the urban
sample concentrated in the most developed part of Malaysia.
A more representative sample should be considered in future
studies. Nonprobability sampling methods (ie, convenience and
snowball) employed for the sampl e sel ection and the unbal anced
gender makeup of the sample can jeopardize the generalizability
of the results. The cross-sectional design used in this research
does not provide definite information about cause and effect
relationships. Moreover, socia desirability bias can beaproblem
with self-report measurements used in this study. The framework
proposed in this study predicted 42.7% of the variance in
mHealth, while a more extended model encompassing more
cognitive factors can augment the prediction power of the model.
Given the absence of asignificant association between internal
HLOC and theintent to use mHealth in thisresearch, replication
studies are suggested, which can include a broader framework
of multiple health-related factors (such as perceived health
susceptibility, perceived health severity, perceived health status,
and health consciousness) and personality factors in order to
advance the frontier of knowledge regarding HLOC and
technology adoption, since technology will become even more
important in the future with “Industrial Revolution 4.0
Moreover, incorporating perceived health risk factors along
with HLOC will enable researchers to determine whether
mHealth is a proactive/preventive health behavior, a reactive
behavior, or both.
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